This paper gives new insights about flight-to-safety from stocks to bonds, asking whether the strength of this phenomenon remains the same in the current environment of low yields. The motivations lie in the conjecture that when yields are low, the traditional motives of flight-to-safety (wealth protection, liquidity) could not be sufficient, inducing weaker flight-to-safety events. Empirical applications using data for US government bonds and the S&P 500 index, show indeed that when yields are low, the strength of flight-to-safety from stocks to bonds weakens. Moreover, we develop a bivariate model of flight-to-safety transfers that measures to what extent the strength of flight-to-safety from stocks to bonds is related to the strength of flight-to-safety from stocks to other safe haven assets (gold and currencies). Results show that when the strength of flight-to-safety from stocks to bonds decreases the strength of flight-to-safety from stocks to gold increases. This result is more pronounced in the current low-yield environment, suggesting a shift in the historical attractiveness of bonds as safe haven.
Introduction
The correlation between the returns on government bonds and stock indices has been deeply scrutinized in the literature. The main motivation lies in the fact that these two assets are considered not only as complementary but also as substitutes, and the level and dynamics of their return's correlation are important elements for asset allocation decisions. Theoretically, uncertainties about growth and inflation are the main drivers of this correlation via their impact on both the equity risk premium and the term premium (Ilmanen, 2003) . Indeed, when uncertainty about growth raises, the equity risk premium increases, depressing stock market, while bond prices boom in response to a drop in the term premium. This leads to a negative correlation between the returns on stocks and bonds. Moreover, a positive correlation arises from increased uncertainty about expected inflation, via the impact of the latter on the common interest rate factor that drives stock and bond prices (Li, 2002) . Of major importance are episodes of pronounced negative correlation between these two assets, referred to as flight-to-safety (hereafter FTS), with large decline (rise) in stock (bond) prices. A recent literature pioneered by the seminal paper of Vayanos (2004) has analyzed FTS episodes, both theoretically and empirically.
Economic theories of investor FTS include Vayanos (2004) , Caballero and Krishnamurthy (2008) and Brunnermeier and Pedersen (2009) , to cite but a few. Vayanos (2004) develops an equilibrium model with assets differing in their liquidity, and where uncertainty is modelled by the stochastic volatility of asset payoffs. Investors are considered as fund managers with their managing wealth subject to withdrawals when the fund performance falls below an exogenous threshold. The model generates FTS associated to time of high uncertainty due to increased liquidity premia. 1 Caballero and Krishnamurthy (2008) build a model where FTS episodes arise not only from the risk about asset payoffs, but also from (Knightian) uncertainty about the states of the world. In their model, facing market turmoil and limited aggregate liquidity, uncertainty-averse agents with max-min preferences consider the most unfavorable scenario among all possible ones. This leads them to project liquidity shortages and to switch from risky to safe assets. Using the relation between market liquidity and trader's funding liquidity, Brunnermeier and Pedersen (2009) develop a model in which deterioration of market liquidity pushes speculators to mostly provide liquidity in safer securities (with lower margins), leading to an increase in the liquidity differential between safe and risky securities, an evidence of FTS.
On the empirical side, Baur and Lucey (2009) propose a test of FTS from stocks to bonds, with applications to eight developed countries. Their results evidence the existence of FTS episodes that coincide with crisis periods, and which appear to be country-specific with a common occurrence among countries. Baele et al. (2015) provide many interesting stylized facts about FTS episodes from stock to bond markets, using daily data for 23 countries. They found, among other things, that FTS days comprise less than 3% of the sample, and in those days, bond returns exceed stock returns by 2.5 to 4% on average. Moreover, a rise in the implicit volatility and the Ted spread, liquidity shortages, and decreases in consumer sentiment indicators, seem to be concomitant to FTS episodes.
The objective of this paper is to provide additional stylized facts about FTS. Precisely, we investigate whether bond yield regimes (low or high yield environment) can affect the strength of FTS between stocks and bonds. This research question is important for portfolio managers to evaluate whether the well-known diversification benefits of FTS continue to hold in a low-yield environment, low inflation and expansionary monetary policies, that pushes yields to historically low levels. 2 In relation to the existing literature, our approach goes beyond the traditional motives of FTS (wealth protection, liquidity) asking if they remain sufficient in the current context of low yields. In other words, (i) when yields are low, do investors still find it rational in times of crisis to rebalance their equity portfolios in favor of bonds? (ii) Are there some transfers to other more profitable safe havens, such as gold or currencies? To our knowledge, this is the first paper that addresses these two issues about FTS.
To provide answers to the first research question, we build on Ghysels et al. (2016) and Aslanidis and Christiansen (2017) and use an econometric model based on dynamic quantile regression that helps measuring the strength of FTS from stocks to bonds.
2 US nominal interest rates remained low since 2007-2008 as the result of low inflation and low neutral real interest rate estimates. To support the economic recovery from the Great Recession, the Federal Reserve held the federal funds rate near zero for over seven years and acquired large holdings of longer-term securities. Despite these extraordinary measures, real GDP has grown at only a modest pace during the recovery. Commentators and policymakers have described this combination of low growth and low-interest rates as a "new normal" for the US economy. Some observers, such as Rogoff (2015) , trace these development to persistent, but ultimately transitory, debt deleveraging and borrowing headwinds in the wake of the global financial crisis. Some others, like Summers (2014) , see these developments as more structural and symptomatic of "secular stagnation", i.e., a confluence of structural changes persistently weakening GDP growth and lowering interest rates.
The model draws on the conditional autoregressive value at risk (CAViaR) specification of Engle and Manganelli (2004) Empirical results using data for US government bonds and the S&P 500 index show that the strength of FTS is related to the level of yields. This result holds for all maturities (10-year, 5-year and 2-year), but to a lesser extent for the medium (5-year) and short (2-year) maturities. For illustration, with the 10-year maturity bond, when yields are lower than 2%, the upper extreme quantile of r (bs) t at the 99% (97.5%) level decreases, suggesting less strong FTS events in low-yield environment. For the medium 5-year maturity, we observe the same result at both quantile risk levels (99%,97.5%) when the yields are lower than 1%, but the results are less significant. Lastly, for the short 2-year maturity, the result holds only at the highest quantile risk level 99% when yields are lower than 0.5%.
Equipped with these results, we focus on the second research question, i.e., whether the observed decreases in the strength of FTS from stocks to bonds, can be explained by some transfers to other more profitable safe haven assets. We thus build on the VAR for VaR (vector autoregressive model for value at risk) model of White et al. (2015) . Precisely, we consider a bivariate CAViaR model for the joint dynamics of the upper extreme quantiles of r to the strength of FTS from stocks to other safe haven assets (gold, Swiss Franc and Japanese Yen). Results show that when the strength of FTS from stocks to bonds decreases, the strength of FTS from stocks to gold increases. This result holds only in 3 Note that we focus only on measuring the strength of FTS and do not consider identifying FTS events as in Ghysels et al. (2016) and Aslanidis and Christiansen (2017) . FTS days can indeed be identified as the days corresponding to a quantile exception, i.e., when r (bs) t is higher than its extreme upper conditional quantile.
the current low-yield environment, suggesting a shift in the historical attractiveness of bonds as safe haven asset.
The rest of the paper is organized as follows. In Section 2, we develop and estimate (using US data) a model that relates the strength of FTS from stocks to bonds to the state of the world as measured by the level of yields. Section 3 is devoted to the bivariate model that relates the strength of FTS from stocks to bonds to the strength of FTS from stocks to other safe havens. The last Section concludes the paper. t , and is given by
The tail-dependence coefficient τ b|s lies between zero and one. It takes value zero (one) in the case of full tail-independence (dependence), corresponding to the complete absence (presence) of a flight-to-safety event from stocks to bonds. In the literature, there are two different approaches to make inference on the tail-dependence coefficient τ b|s , stemming from the multivariate extreme value theory (EVT). The first one is linked to the theory of copulas which offers a fully parametric approach to specify the bivariate probability distribution of any couple of asset returns. From this distribution, estimating and testing for the significance of the tail-dependence coefficient is straightforward within the maximum likelihood framework (McNeil et al., 2005; Hua and Joe, 2011) . The second approach is semi parametric and consists in transposing some results in univariate EVT to the bivariate or multivariate case (Ledford and Tawn, 1996; Draisma et al., 2004; Poon et al., 2004; Hartmann et al., 2004 The above contributions have the common property that they produce an unconditional measure of the tail-dependence coefficient. Since our goal in this paper is to investigate whether a variable measuring yield regimes (high or low) can affect the strength of a flight-to-safety event from stocks to bonds, we need a conditional model for the tail-dependence coefficient. Note that such a conditional framework was introduced in the literature by Patton (2006) in the context of copulas theory, to test for the asymmetry in the dependence between exchange rates. The approach of Cappiello et al. (2014) can also be used to measure the impact of exogenous dummy variables on the probability of flight-to-safety.
Although these two approaches are attractive, we follow Ghysels et al. (2016) and Aslanidis and Christiansen (2017) and opt to measure the strength of FTS using simple dynamic quantile regression with target variable being r
t , where again r (b) t is the return on government bond and r (s) t is the return on a representative stock index. It is worth noting that the excess returns r We consider the following specification for Q
with I(.) the usual indicator function. This specification corresponds to the asymmetric slope version of the CAViaR model of Engle and Manganelli (2004) that offers a parsimonious specification to model quantiles for heteroskedastic time series. As already stressed, the quantile Q "tick" loss function of Koenker and Bassett (1978) , i.e.,
with T the sample size. Under weak regularity assumptions, Engle and Manganelli (2004) show that
where
with h t (0 |F t ) the conditional density of the quantile residuals u (bs) t , and ∇Q
the vector of derivative of Q (bs) t (α)) with respect to the parameter vector θ. Inference about the parameters can thus be conducted using (5), with consistent estimates of
To evaluate the impact of low-yield environment to the strength of FTS, we consider an extended version of the CAViaR model in (2) corresponding to the following specification
where i t is the value of the bond yield at time t, andī an exogenous threshold. As
is a measure of the strength of FTS, the parameter δ when statistically different from zero is the evidence that there exists a relation between yield regimes and the intensity of FTS from stocks to bonds. Moreover in the case of significance, a negative (positive) value for the estimate δ means that in low-yield environment, the strength of FTS from stocks to bonds decreases (increases).
Let us note that correct specification of both models in (2,8) can be tested relying on the dynamic quantile (DQ) test of Engle and Manganelli (2004) . The related null hypothesis checks for an orthogonality condition between the centered process of quantile-exception equal to Hit t (θ 0 ) = I(r
t ) − α and a set X t (θ 0 ) of instruments. Under the null hypothesis of a correctly specified dynamic quantile model, the authors show that 5
with M T given by the difference between X ( θ) and a function of the gradient of
Estimation results
In this section we estimate the extended dynamic quantile regression in (8) using US stocks and bonds data. Our dataset includes weekly total return prices on US government bonds and the S&P 500 index over the period ranging from January 4, 1988 to October 4, 2017, with a total of T = 1551 observations. We use weekly instead of daily data, as there may be a delay or time-lag in the FTS phenomenon which can be understated using daily returns. Indeed, the US treasuries market is opened almost 24 hours a day, while the time slot for the opening of the US stock market (S&P 500)
runs from 8:30AM to 4:15PM. To analyze the sensitivity of our results to the maturity of bonds, we consider three different maturities, i.e., long (10-year), medium (5-year) and short (2-year). Figure A .1 in Appendix displays the dynamics of prices over the sample for these four assets. For the S&P 500 index, we observe the typical two bear markets (2000-2003 and 2007-2009) corresponding to the dot-com crash and the global financial crisis, respectively. We also note the short-lived crisis of the year 1998. In these market turmoils characterized by a large drop in the stocks index prices, the prices of bonds were rising, a symptom of a FTS event from stocks to bonds. of a higher risk as measured by the volatility or standard deviation. Indeed, on a annualized basis, the volatility of the stock market is equal to 15%, with the same statistics taking values 1.58%, 4.03%, and 7% for the 2-year, 5-year and 10-year US government bond returns. The figure is more pronounced when risk is measured as the probability of loss. Indeed, the kurtosis of the S&P 500 index is equal to 12.5
and much higher than that of the three bonds, suggesting a significant tail-risk for the former asset. The minimum values of the weekly returns over the sample confirm this result. Uncertainties about growth and earnings can partly explain this dynamic, with bonds appearing to be good hedges against stocks. Note that the hedging property is related to the uncorrelatedness or the existence of negative correlation between stocks and bonds in all states of the world, and hence differs from FTS phenomenons which capture uncorrelatedness or negative correlation only in a market crash (Baur and Lucey, 2010a constrained by the zero lower bound. In such environment, a negative inflation shock leads to higher risk aversion and a fall of equity prices, while the accommodating monetary policy, by unconventional measures such as forward guidance and asset purchases, leads to a flattened yield curve and a rise in bond prices.
Given these elements, asking whether the strength of FTS from stocks to bonds remains the same in the current context of low yields, is not irrelevant, even when the correlation between stocks and bonds is empirically negative. The first important result is that all models do a good job in measuring the strength of FTS as given by the upper-quantile of the excess returns r (bs) t . Indeed, the frequencies of quantile exceptions (or Hit frequencies) are close to 1−α. Moreover the p-values of the DQ test are higher than 5% suggesting a correct conditional calibration of the dynamic quantile models. The second result to underline is that the autoregressive coefficient θ 1 is always highly significant, meaning that there exists clustering in the tails, 6 Figure A.2 in Appendix displays the three time series of US government bond yields over the sample. We observe that the low-yield environment is located at the end of the sample, as there is globally a downward trend in all series as the result of successive easing monetary policies linked to a continuous desinflation. even at the weekly frequency. We also observe that while the coefficient θ 3 is always very significant, the coefficient θ 2 is overall insignificant. Hence, positive returns seem to drive the dynamics of the upper-quantile of the excess returns r (bs) t , while negative returns do not play any role.
Lastly, focusing on our parameter of interest δ, results in Panel A and B show that this parameter is negative and significant for yield thresholds i equal to 2% and 3%.
For i ≥ 4% the same parameter is positive and insignificant in many cases. We deduce from this result that the strength of FTS from stocks to bonds decreases at very low levels of yields. So, our conjecture that when yields are low, the traditional motives of FTS (wealth protection, liquidity) could not be sufficient, inducing weaker FTS events, seems to hold at least on the US market and for the longest bond maturity considered (10-year). t−1 ≥ 0), at its average value over the sample. We observe the asymmetry of both curves with jumps in the value of the strength at the threshold valueī, which is the result of the retained specification in (8). Moreover and importantly, the asymmetry appears stronger at the lowest value of the yield thresholdī. Tables A.1 and A.2 in Appendix display the results for the 5-year and the 2-year US government bonds, respectively. The presentation is similar to that of Table 2. As in Table 2 , we cannot reject the null hypothesis of a correctly specified dynamic quantile regression model for each of the model considered. Moreover, the autoregressive parameter θ 1 appears always significant suggesting temporal dependence in quantile dynamics. Regarding the parameter estimates, the results are qualitatively similar to those in Table 2 , except for our parameter of interest δ which is significant at the nominal significance level of 10% in some cases for the 5-year government bond (notably at the thresholdī = 1%, 2%) and significant in only one case for the 2-year government bond at the lowest threshold (ī = 0.5%). To conclude, the result that the strength of FTS from stocks to bonds decreases at very low levels of yields, seems to operate at all maturities, but to a greater extent at the highest maturity (10-year government bond). Indeed, FTS episodes are much more pronounced on the 10-year maturity due to its relative liquidity. As a result, the decrease of the FTS strength is more likely to operate at this maturity. The estimated value of the parameter θ 0 (the constant) in the quantile regression (8), which gives an indication of the average value of the strength of FTS, gives more insights on the point (see Tables 2, A.1 
and A.2).
We observe that the estimated value of this parameter is higher for the 10-year largest maturity (0.86%) than for the other maturities (0.58% and 0.55% for the 5-year and 2-year maturities).
Bond alternatives and flight-to-safety transfers
This section tackles the issue of FTS transfers across markets. Formally, we built a bivariate dynamic quantile model that measures to what extent the strength of FTS from stocks to bonds is related to the strength of FTS from stocks to another safe haven, such as gold or currencies. By doing so, our objective is to check whether the observed decreases in the strength of FTS from stocks to bonds when yields are low, can be explained by some transfers to other more profitable safe havens. We describe the econometric model in the first part of the section, and the last part presents and analyzes the empirical results.
The model
We build on the VAR (vector autoregressive model) for VaR (value at risk) of White et al. (2015) , and consider modeling the joint dynamics of the upper-extreme quantiles 
measure the strength of FTS, the first from stocks to bonds, and the second from stocks to an alternative safe haven. The bivariate specification thus captures the link between these two forms of FTS. In a matrix notation, the model is equal to
, and
where the matrices A, B, and D are given by
Apart from the last term in the first equation of (10) or equivalently the last term in (11), this specification corresponds to the VAR for VaR model of White et al. (2015) which has many potential applications in co-tail risk analysis. This last term is crucial in our context, as it allows us to provide an answer to our second research question.
Indeed, if the parameter ρ is negative and statistically significant, this means that when yields are low (i t−1 ≤ i) a decrease in the strength of FTS from stocks to bonds leads to an increase in the FTS from stocks to the alternative (to bond) safe haven asset, and this increase is higher than what prevails (statistically significant or not) in high yield environment. This result would be the evidence of a FTS transfer across markets in low-yield environment.
Estimation of the system of equations in (10) can be achieved minimizing the sum of the quantile loss functions related to the two equations, yielding ) has independent components each following an asymmetric double exponential random variable (Komunjer, 2005) , and the estimation method can be viewed as a quasi maximum likelihood, when this assumption does not hold.
Inference about the parameters is conducted using the asymptotic distribution of ψ as provided by White et al. (2015) . By making explicit the dependence of the quantiles to the vector of parameters, i.e., Q
we have
with
where ∇Q 
where φ(.) and Φ(.) are the p.d.f. and the c.d.f. of the standard normal distribution, and κ (j) the median absolute deviation of the quantile residual series u
Note that independence between the dynamics of both quantiles can be easily tested by checking for the joint nullity of off-diagonal elements in the matrices A, B and D.
The corresponding null hypothesis is defined as
With an appropriately chosen matrix R of dimension (5, p), the Wald test statistics is equal to
with Ω = T −1 M −1 V M −1 the estimated covariance matrix of ψ. Remark that when the null hypothesis is not rejected at the usual nominal risk levels, this means that the dynamics of both quantiles are not related, and the two equations can be estimated separately using the univariate CAViaR specification. In our framework, this case corresponds to the absence of causality between both FTS phenomenons. Say differently, when the null hypothesis holds, the FTS from stocks to bonds is not related to the FTS from stocks to the alternative safe haven asset.
Estimation results
We provide estimates of the parameters ψ in the bivariate dynamic quantile model using gold and two currencies, that is, the Japanese Yen (JPY) and the Switzerland Franc (CHF), as alternative (to bonds) safe haven assets.
The safe haven nature of gold has been deeply analyzed in the academic literature.
Early contributions are Baur and Lucey (2010b) and Baur and McDermott (2010) .
Baur and Lucey (2010b) scrutinize both constant and time-varying dependencies between the returns on gold and the returns on international stock indexes (US, UK and German). Their empirical analyzes show evidence that gold is a safe haven asset in times of market turmoil. The same conclusion is obtained by Baur and McDermott (2010) who stress that gold reduces the effect of highly adverse stock market movements in most developed countries worldwide, and can be viewed as an asset that helps stabilizing the financial system. Using the more sophisticated smooth transition regression tool, Beckmann et al. (2015) confirm these results which appear to be market-specific. Note, however, that this figure is nuanced by Hood and Malik (2013) .
The authors show that gold serves the function of safe haven, which seems to disappear in periods of extreme high volatility.
The safe haven property of JPY and CHF currencies has also been covered by the financial literature. Theoretically, there is no clear consensus on the determinants of this phenomenon, except for a positive net foreign asset position (Habib and Stracca, 2012) . As argued by Habib and Stracca (2014) , this difficulty arises from the changing motives and investor's categories that drive currencies FTS, and the mixed results obtained in the empirical applications can be viewed as a proof of their assertion. For instance, de Carvalho Filho (2015) finds that CHF appreciations during market turmoil are associated to significant capital inflows, while the results in Yesin (2016) suggest an insignificant relation between appreciations and capital inflows. These latter results seem to hold for the JPY currency, with exchange rate movements arising mainly from derivative trading, without capital inflows (Botman et al., 2013) . Beyond this debate, there is nevertheless a consensus in the literature that recognizes the property of safe haven to these two currencies. Table 3 below displays the results of the bivariate CAViaR models. We use weekly data over the same time period as in the last section, i.e., from January 15, 1988 to September 29, 2017, with a total of T = 1551 observations. As our goal is to analyze FTS transfers, we only consider the configurations corresponding to strong decreases in the FTS from stocks to bonds as evidenced in the last section (see Tables 2, A.1 and   A. 2). Precisely, we set the quantile risk level at α = 99%, and the yield thresholdī to 2%, 1% and 0.5% for the 10-year, 5-year, 2-year, respectively. The Table presents the results only for the first equation including our parameter of interest ρ (see equation (10)). For each parameter, we report the estimates followed in parentheses by the standard deviations. The last column gives the Wald test statistics of the joint nullity Notes: This table displays the results (parameter estimates followed by standard errors in parentheses) of the first equation of the bivariate dynamic quantile model in (10) assuming three different alternative (to bonds) safe haven assets. The last column gives the Wald test statistics of the joint nullity of off diagonal elements in the system followed in brackets by the corresponding p-values.
Results are presented for the quantile level α = 99%. The thresholdī is set to 2%, 1% and 0.5% for the 10-year, 5-year and 2-year government bonds. All estimations are performed using weekly data ranging from January 15, 1988 to September 29, 2017 , with a total of T = 1551 observations. Significances at 1%, 5% and 10% are emphasized by ***, ** and *, respectively. of off-diagonal elements in the system followed in brackets by the corresponding pvalues.
First, it appears that in all configurations except one, the Wald test rejects the null hypothesis of the nullity of off-diagonal elements in the bivariate dynamic quantile model at the nominal significance level of 1%. We deduce that the dynamics of both quantiles are linked. Economically, this means that the strength of FTS from stocks to bonds is related to the strength of FTS from stocks to the three alternative safe haven Lastly, focusing on our parameter of interest ρ, it appears overall negative and significant at the 5% significance level, when one considers gold as alternative safe haven asset. For instance, with the 10-year government bond, the estimate of ρ is equal to ρ = −0.1598. As a consequence, the relation between the strength of FTS from stocks to bonds (as shown in the last section) and the FTS from stocks to gold is reinforced, when the 10-year government bond yield is lower thanī = 2%. This is a clear-cut evidence of FTS transfer in a low-yield environment, as ρ is negative.
Results are qualitatively similar for the 5-year (2-year) government bonds when the corresponding yield is lower thanī = 1% (ī = 0.5%). Lastly, results do not support FTS transfers when considering JPY and CHF as alternative (to bonds) safe haven assets. Indeed, the parameter ρ is insignificant in all configurations for these two assets.
This FTS transfer on gold instead of usual "safe haven" currencies may be related to the low level of the US dollar over the last decade. Since gold is traded in dollars, for international investors, the gold price may have seemed relatively more attractive.
Conclusion
This explores the phenomenon of flight-to-safety from stocks to bonds in the US markets. The main objective is to assess the strength of this stylized fact in line of the current environment of low yields. Indeed, non conventional monetary policies over the last decade have pushed US government bond yields to historically low levels, and rationalizes the question of whether the traditional motives of flight-to-safety, i.e., wealth protection and liquidity, are still sufficient for investors to rebalance their equity portfolios in favor of bonds in market turmoils. To explore this issue, we develop a dynamic quantile model that models the strength of flight-to-safety from stocks to bonds. An augmented version of this regression, with low-yield regime as additional predictor, helps to evaluate the impact of the latter. Empirical applications using weekly data for the S&P 500 index and three US government bonds, show that when yields are low, the strength of flight-to-safety from stocks to bonds decreases. This result holds at all maturities considered (10-year, 5-year, 2-year), but to a greater extent at the highest maturity.
As an extension of these results, we check via a bivariate dynamic quantile model, whether the observed decreases of the strength of flight-to-safety from stocks to bonds, are related to some transfers to other more profitable safe haven assets. Using gold and two safe haven currencies (Swiss Franc and Japanese Yen) as alternative assets, results show that when US government bond yields are low, a decrease in the strength of flight-to-safety from stocks to bonds leads to an increase in the flight-to-safety from stocks to gold. This evidence of flight-to-safety transfers seems to operate at all bond maturities. In contrast, the empirical investigations do not favor a flight-to-safety transfer to the two safe haven currencies. Statistics for the test of correct specification are also displayed, including the frequencies of Hit, the dynamic quantile (DQ) test statistics and the associated p-values. Panel A, B and C report the results for α = 99%, α = 97.5% and α = 95%, respectively, with α the upper-quantile risk level. All estimations are performed using weekly data ranging from January 15, 1988 to September 29, 2017 , with a total of T = 1551 observations. Significances at 1%, 5% and 10%
are emphasized by ***, ** and *, respectively. Statistics for the test of correct specification are also displayed, including the frequencies of Hit, the dynamic quantile (DQ) test statistics and the associated p-values. Panel A, B and C report the results for α = 99%, α = 97.5% and α = 95%, respectively, with α the upper-quantile risk level. All estimations are performed using weekly data ranging from January 15, 1988 to September 29, 2017 , with a total of T = 1551 observations. Significances at 1%, 5% and 10%
are emphasized by ***, ** and *, respectively.
